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Abstract

We introduce a new isometric strain model for the study of the dynamics of cloth gar-
ments in a moderate stress environment, such as robotic manipulation in the neighbor-
hood of humans. This model treats textiles as surfaces that are inextensible, admitting
only isometric motions. Inextensibility is derived in a continuous setting, prior to any
discretization, which gives consistency with respect to remeshing and prevents the prob-
lem of locking even with coarse meshes. The simulations of robotic manipulation using
the model are compared to the actual manipulation in the real world, finding that the
difference between the simulated and the real position of each point in the garment is
lower than lcm in average even when a coarse mesh is used. Aerodynamic contributions
to motion are incorporated to the model through the virtual uncoupling of the inertial
and gravitational mass of the garment. This approach results in an accurate, when com-
pared to the recorded dynamics of real textiles, description of cloth motion incorporating
aerodynamic effects by using only two parameters.
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1. Introduction

Robotic manipulation of cloth in a domestic environment, i.e. not in its manufacturing
plant, is an increasingly relevant problem because of the ubiquity and versatility of
textiles in human lives and activities. Nevertheless, textiles are difficult to model from a
material viewpoint. They can be naturally treated as thin plates or shells, but they show
an extreme dichotomy: they initially stretch as an elastic solid in the tangent directions,
but bend almost freely in the out-of-plane ones. This combination means that textiles
are prone to buckling under the slightest compression. Moreover, they are usually non-
isotropic because of their weaved inner structure, and nonlinear responses to stresses
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appear very soon [I]. An additional difficulty for the modeling of the motion of cloth in
everyday uses is posed by aerodynamics: most textiles are light, so they are considerably
affected by the resistance of air to their movement. One can try simple drag-and-lift
models of this resistance in the surface of a cloth away from its edges [2], but those edges
bend easily and thus interact with flow turbulences around them in a more complicated
way than a rigid solid, even a vibrating one [3].

The purpose of this work is to introduce and discuss a model of cloth intended for
its control under robotic manipulation in a human environment, which means that the
textiles will be subjected to moderate to low stresses [4]. Because of its control purpose,
the authors sought a model with which simulations of the motion of cloth could be
computed fast, but with a small margin of error (of the order of 1 ¢cm) in the position of
every point of the cloth when compared to its position in the real cloth subjected to the
same manipulation by the robot. Thus, the main aims of this model are shape realism
and speed, while dramatic effects and aesthetic considerations will be disregarded.

The achievement of computational speed taking advantage of the allowed cm margin
of error, led the authors to the most basic hypothesis in the model: we will assume that
textiles are inextensible, that is, the surfaces that represent them only deform isometri-
cally through space, aiming at preserving not only the area but also both dimensions of
each piece of the cloth. This assumption simplifies the model by removing all consider-
ations of elasticity in it, at a cost of introducing errors in the mm range in the position
of the cloth under the low stresses at which domestic robots operate. We will model
inextensibility as a set of constraints, and since they will be derived from continuous
conditions, the resulting model becomes very stable under different resolutions of the
meshed fabric, allowing its use in coarse-mesh simulations.

Since the publication of the seminal paper [B] a lot of attention has been given to
the simulation of inextensible and quasi-inextensible textiles. The main difficulty of
inextensible cloth simulation is locking, i.e. the meshed garment becoming very rigid or
facing a spurious resistance to bending. With limited exceptions such as creasing along
straight lines, this is an unavoidable consequence of applying elasticity or spring models
to a triangulated fabric and then tuning them for full inextensibility: in the inelastic
limit, the lengths of all edges in the mesh become fixed, and often the only deformations
preserving all these lengths are those in which the polyhedral surface moves as a rigid
body. The underlying reason is the classical Cauchy Rigidity Theorem for polytopes,
extended by Gluck [6], who showed that generic closed polyhedral surfaces in space are
rigid, i.e. they lock once one fixes the length of their edges.

To overcome this difficulty, two approaches have been proposed in literature: in [5]
a discrete model is presented where a quad-mesh discretized cloth is made inextensible
in the horizontal and vertical directions but still elastic diagonally, i.e. allowing shearing
but not stretching. For triangle meshes, [7] uses non-conforming triangles to impose full
inextensibility, albeit sacrificing continuity of the polyhedral surface at the edges. One
may wonder then, why is another inextensible model necessary? We give several reasons
for this:

1. To our knowledge, all inextensible or quasi-inextensible models in literature are
discrete in nature, i.e. they impose inextensibility constraining areas, edge lengths,
etc. This may create mesh related artifices [8] and often impedes convergence as
the mesh is refined [9].
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2. The other family of models, which are continuous, are all based on elasticity theory,
with the drawback that, in the inelastic limit when Poisson’s ratio tends to zero,
exhibit locking (see [I0] and [T1]).

3. The development of a continuous model that performs well with coarse meshes is
useful, particularly in the context of robotic manipulation of deformable objects,
where speed is of critical importance.

In this work, we avoid the problem of locking by using an inextensible cloth model
that is continuous and based on Differential Geometry. This in turn causes all the edges
of the meshed garment not to have fixed length and allows the cloth to deform freely but
at the same time conserving the total area of the cloth within an error of less than 1%

(see Section [8.3)).

1.1. Contributions of this work

A locking-free continuous model for the simulation of inextensible textiles based on
natural geometrical constraints is presented.

A novel and efficient discretization of the model using the Finite Element Method
(FEM) is presented in full detail. Our approach results in a unified treatment of
triangles and quadrilaterals.

We propose a framework for the empirical validation of any cloth model using a robot
and a simple way of accounting for the full aerodynamic contribution to dynamics
in our cloth model.

2. Related work

The mechanic behavior of cloth has been extensively studied from the engineering
and computer graphics viewpoints. The engineering focus has usually been on cloth
manufacture and its mechanical resistance, using elasticity theory to examine local prop-
erties of the material. The aim in computer graphics has always been the simulation
and representation of cloth motion, using mostly mass-spring models for speed of com-
putation and paying attention to global problems such as nontrivial cloth topology and
collisions. In both fields, the textiles are usually modeled as two-dimensional surfaces.
Since the pioneering work of [I2] dozens of different models have been proposed for cloth
simulation. Our approach retakes the original idea of that paper: understanding cloth’s
internal dynamics as the preservation of the first fundamental form of the surface. For
surveys and research problems see [8, @, [I3]. We now review some of the most popular
methods for simulating the internal dynamics of cloth, noting that there is not a clear
cut separation between some of them. We deliberately only reference lines of research
that model internal dynamics of cloth in an essentially different physical manner. Ap-
proaches that develop novel numerical methods to integrate existing physical models are
not considered, since that is not the contribution of our paper.

Textile engineering: The modeling of fabrics from a Structural Mechanics viewpoint
has been a topic of interest in Textile Engineering since the start of industrial man-
ufacture of cloth. See [I] for a survey, and completion in many respects, of this
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theory, or [I4] for updates. This modeling has been hampered by the complexity
of fabric as a material: it is inhomogeneous, even discontinuous, already at a rela-
tively sizable scale; highly anisotropic and capable of a nonlinear response even to
relatively modest strains; prone to buckling under very small compression.

Because of these complexities, investigations of the explicit mathematical expres-
sion of the stress-strain relationships of fabrics start from the elasticity theory of
solids, and typically consider fabric as an elastic thin plate, more rarely as a shell.
Ignoring its thickness, the resulting surface has 6 strain fields that determine its
displacement and deformation, and a 6 x 6 symmetric stiffness matrix giving the
constitutive equations that relate stress and strain ([I4] p.10). Particular proper-
ties of fabric such as orthotropicity reduce the number of stiffness parameters to
take into account and lead to simplifications of this general elastic model (e.g.[I]
and [I5]), or to the introduction of nonlinear responses in the model [16].

The development of these models has been based foremost on experimentation,
using procedures such as the Kawabata Evaluation System (KES) [17], which ac-
curately measures the tensile, shear, pure bending, compression and friction be-
havior of a cloth sample under stresses that are typical in the cloth manufacturing
process, in order to establish the stiffness parameters of the model. The increase in
available computing power has made viable, although not for real time computing,
sophistications of this basic model to take into account the fiber structure of yarns
and fabrics (see [18] and [19]).

The computational complexity of these models opened the way to the development
of simpler, descriptive models that would be later become of common use in Graphic
Computer Science (as we explain bellow), treating fabrics as a viscoelastic material
that can be modeled as a mass-spring system [20]. While such descriptive models
have been extensively used in fabric simulation, their tenuous connection to reality
has made them of limited use for the industrial handling of cloth. Here the thin-
plate with linear elasticity models prevail.

Elastic models: these models, e.g. [21] 22] and [23], derive the internal forces of the
garment from elasticity theory. They are the practical realization of the textile en-
gineering models previously discussed, aimed at graphical simulations rather than
at the study of physical properties of cloth. They are all continuous in nature
and have the advantage of being physically based, stable under different meshing
of the garment and convergent when the mesh is refined [I3]. Mostly, they use
finite elements to discretize the equations of motion [24]. They can be expensive to
evaluate (especially when using non-linear elasticity or the co-rotational method,
necessary for ensuring rotational invariance [22]) and may exhibit locking of trian-
gular meshes if elasticity is heavily reduced: see [7] and [25] and more in general
[10] and [11] for a more detailed discussion.

Mass-spring systems: these models, e.g. [26] and [27], derive internal forces from
spring-like energies. They are cheap to evaluate and very intuitive, but less physi-
cally sound: they are mesh dependent, have a lot of (non-physical) parameters to
be tuned (see [28] for an evolutionary algorithm to tune them) and do not show a
convergent behaviour when the mesh is refined [9].
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Constrained dynamics: these models derive internal forces from explicit conditions
that the cloth must satisfy [§]. Most of the methods use some kind of Lagrange
multipliers to impose the constraints. They mostly differ in what the conditions are
and the algorithm used to impose the constraints. Our method fits in this category.
Sometimes they are used as velocity filters that complement the previous methods.
There are mainly two kinds:

1. Continuous: in this case the constraints are continuous in nature, e.g. impos-
ing bounds to the strain tensor. Examples of this approach are [29] 30, B3]
and [32]. To our knowledge all methods use elasticity theory to some extent,
and therefore in the limit, when elasticity is reduced, face the same problems
commented previously. Our method lies in this category with the important
difference that it does not use elasticity, but differential geometry of the sur-
face to derive the constraints.

2. Discrete: in this case constraints are discrete in nature, e.g. preserving the
length of the edges of the meshed garment or the area of the elements. They
are derived concretely for the mesh at hand. Examples are [B [7, 25 [33]. Their
main drawback is the possible lack of convergence of the methods (as opposed
to the continuous case) and the possible introduction of mesh related artifacts
[31]. Nevertheless they can be fast and handle better the inelastic scenario
than the elasticity-based continuous models.

Others: There are two different recent trends: modeling woven cloth at the fiber level
(e.g. [18] and [34]) as opposed to the macroscopic level (i.e. as a surface) and
considering cloth as a non-Newtonian fluid using the Material Point Method (MPM)
adapted to co-dimensional elasticity [I9]. The first method is computationally very
intensive and the second while being more efficient depicts cloth as very elastic.

The definitive test for a model of cloth is its comparison to reality. Textile engineering
models are focused on such comparison, to the point of developing specialized testing
equipment. But the object of their study are local properties of cloth, such as elasticity
parameters, which are tested in static scenarios (e.g. [14, [35] [36l 37]). To the knowledge
of the authors, none of the models developed in the area of Computer Graphics for
the simulation of textiles has been able to compare its results with the motion of cloth
dynamically. Being oriented to robotic manipulation of cloth, our model is ideally placed
for such experimental validation as discussed in Section [9}

3. Overview

Our main assumption will be to consider cloth as a continuous and inextensible two-
dimensional surface. Formulating the model at the continuous level is important because
it avoids as much as possible mesh dependencies: i.e. without changing the physical
parameters of the model (e.g. stiffness, damping, etc.) the results are mostly independent
of mesh topology (this will be checked in our experiments). This is not the case when
using mass-spring systems [9]. On the other hand, since most cloth materials do not
stretch under their own weight, inextensibility is a very reasonable approximation for
most textiles (specially in a robotics context, where fine details such as wrinkles are
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not needed). We will show this comparing our model to real-life experimental data (see
Section@. Moreover, this assumption reduces greatly the amount of tuneable parameters
of the model (stretching and shearing [Tl 23] are no longer present).

Definition 1 (Inextensibility). A smooth surface is said to be inextensible if over time
its metric is preserved. This is equivalent to requiring, that at all times the length of any
given curve inside the surface remains constant (see Figure .

Given a parametrization ¢ = ¢(£,1) € R3 of a smooth surface S C R3 its metric
(first fundamental form) is given by:

T. — <¢fv<p§> <90§v§077> _|E F
WA= (o o) <¢na@n>}_[F G]’

where p¢ = O¢p denotes partial differentiation. The importance of this 2 x 2 matrix relies
on the fact that it gives a unique way of measuring angles and distances intrinsically on
the surface [38].

Figure 1: Isometric deformation of a surface: in both surfaces, the length of the depicted (geodesic)
curve is the same. Image taken from https://solitaryroad.com/c334.htmll

Remark 3.1 (Quasi-inextensibility). When the coefficients E and G of the metric are
preserved, but no necessarily F', the surface is said to be quasi-inextensible. In physical
terms this means that the surface shears but does not stretch.

3.1. Equations of inextensibility

Assume now that S is inextensible and it is moving through space; by virtue of the
previous definition this means that we have a continuum of surfaces {S;}¢>0 such that
So = S and for every t > 0 there exists a (smooth) isometry H; : Sp — S;. We think of
the parameter ¢ > 0 as time. If ¢ is any parametrization of S, then ¢(t) = Hyop is a
parametrization of S; and inextensibility means:

dp(t)T - dp(t) = deT - dp forall ¢>0. (1)
These are 3 independent conditions (depending on time and space):

(pe, pe) () = Eo, (9, on)(t) = Fo, (@g, ) (t) = Go for t > 0. (2)
6


https://solitaryroad.com/c334.html

Remark 3.2 (Rigidity invariance). Noting that dy(t) = VH,|, - dp, we can rewrite (1)
as
de™ (VH|T, - VHy|, — 1) - de =0 (3)

where VH; is the Jacobian of H; and [ is the identity 3 x 3 matrix. Therefore if
Hi(z) = Az + b is any rigid transformation of R3, we must have that A is an orthogonal
matrix and hence it preserves the metric of S as expected. This rigidity invariance is
not obtained when using linear elasticity models, e.g. big rotations can lead to different
elastic restoring forces [22].

Remark 3.3 (Relationship to elasticity). In elasticity theory, the Cauchy-Green strain
tensor is defined as: F = % [VHt\; -VH|, — I]. Note that all deformations that have
zero strain are isometric (see Equation )7 but not all isometries are strain-free (e.g.
bending along a line). This means that imposing (3) as a hard constraint (as we will do)
is not equivalent to imposing zero strain deformations with classical elasticity theory.

3.2. Derivation of the model

The continuation of the paper is organized as follows: we explain how to impose
conditions as hard constraints using Lagrange multipliers. In order to treat com-
putationally this, we employ finite elements [24] in the following way: we use them to
discretize the Lagrangian of the mechanical system but not the equations of motion,
obtaining this way as Fuler-Lagrange equations an ordinary differential equation (ODE)
system and not a (difficult to integrate, e.g. [12]) partial differential equation (PDE)
system. We then discuss the computational complexity of evaluating the inextensibility
constraints. These will be the most technical parts of the manuscript and this is due to
the proposed model having aspects that are delicate and original from a mathematical
viewpoint. Particularly important is how to constrain nodes lying at the boundaries (if
not done properly this could lead to locking), and the parametrization of the surface,
in order to allow arbitrary topologies. After this is done, we discuss how to integrate
numerically the equations of motion, modifying the approach described in [5] to consider
at the same time inextensibility and collisions against a fixed object. Bending is modeled
using Willmore’s Energy as described in [39].

3.8. Performance evaluation:

We test the performance of the presented inextensible model in several challenging
scenarios: first, we perform a simple quasi-static test to show the locking-free nature of
our model, along with its independence with respect to different meshed topologies. We
use different triangle and quadrilateral meshings to prove our point. Second, we show
how to simulate Cusick’s test with our model. With this experiment we show the stability
of our model when the mesh is refined. Lastly, we present a scenario with non-trivial
cloth topology, where we simulate the motion of a tank-top and check to what extend
our theoretical inextensibility assumptions are being met in practice, computing several
area errors.
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Figure 2: Comparison at four time instants of the recorded fast motion of paper (right) versus its
simulation with the inextensible model (left) with 6 = 0.37 and a = 2.49. The mean absolute error is
0.41 cm.

3.4. Ezxperimental validation

Finally, we compare the inextensible model with reality (see Figure [2)) and show how
with as few as two parameters, we are able to model different types of textiles (such as
cotton, wool and felt) under fast and slow motions. To perform this real-world validation
we use a Barret robotic arm together with a depth camera to record the real motion of
garments being shaken at different velocities (see Figure [3)).

We implement oscillatory motions: a forward and backwards shaking (see Figure
at two different speeds. Afterwards, the resulting point-cloud recordings are de-noised,
interpolated and meshed, so that we end up with the spatial trajectory of the vertices of
a polyhedron. In order to keep the validation manageable, we focus on rectangular pieces
of cloth for four different textiles: light cotton, wool, felt and paper. They are all of the
same dimensions: 29.7 x 42 cm (DIN A3). We use a trivial rectangular topology in order
to avoid occlusions in the point-cloud when using the depth camera to record the motions.
Finally, we find the physical parameters of the model that best approximate the motion
of the polyhedron using a least squares approximation and a minimization algorithm. We
study the evolution of absolute errors and dispersion measures (i.e. standard deviations)
of the simulated garments versus the real ones for all textiles and motions.

Before we proceed, for reference, we present a list of the most important symbols
used in this paper. We will follow the following notational conventions:

1. Matrices, tensors and vector functions will be denoted by bold capital letters.

2. Vectors (except for points in R?) will be denoted by bold lower-case letters.

3. The rest (e.g. scalar parameters, points in R?, etc.) will be denoted by capital and
lower-case italics.



Figure 3: Experimental setup for the recording of real world data. On the left, the depth camera. On
the right, the robotic arm with an affixed hanger.

List of Symbols

S

Qe

ve(§,m)

Depe, Oppe
pi(t)

N;
x(t),y(t),z(t)
P(t)

Ek(t)’ Fk (t)v Gk (t)
Cle(t))

At)

TEv TFa TG
P(t), (1)
M,K.D

dt >0

e e

¢m

Surface used to model the cloth.

Elements (e.g. triangles) of the discretized surface.

Local parametrization of the element €2, of the surface.
Partial derivatives of the parametrizations.

Number of vertices/nodes of the discrete surface.

Coordinates in R? of the node i of the surface.

Indicator functions, i.e. N;(p;) = di;.

x-coordinates (resp. y and z) of all the nodes of the surface in R™.
Position of all nodes together, i.e. (x(t),y(t),z(t))T € R3".
Coeflicients of the metric of the discrete surface at node k.
Constraint function, e.g. C;(¢(t)) = Ex(t) — Ex(0).

Lagrange multipliers associated to the constraints.

Tensors used to compute Ey(t), Fi(t), Gi(¢).

Velocity and acceleration of all nodes.

Mass, stiffness and damping matrices.

Time step used to discretize the equations of motion.

Position and velocity of the nodes at each instant t,,, = m - dt.
Nodes of the meshed depth-camera point-cloud at t.,.
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4. Discretization of the cloth with FEM

For the rest of the paper we will assume that our surface S has been discretized, i.e.,
that we have a polyhedron consisting on an ensemble of quadrilaterals or triangles Q.
for e € {1,...,n,} that approximates our original surface: S ~ U2 (see Figure [4). For
the sake of clarity we will assume the use of quadrilaterals, although everything works
the same with triangles. Let us state precisely the choices in our discretization scheme.
Each element will have its own local parametrization:
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Figure 4: Bilinear parametrization of one of the elements of a quadrangulated surface (shorts).

4
et Qo i=[—1,1] x [-1,1] = Qes @e(&m) = Y p{Ni(E,m) (4)
i=1

where the p¢ € Q. C R? are the 4 corners of the quadrilateral and the functions N; are
called the shape functions:

M=taoou-n, M=tatroa-n),

4 4
Ny= (1461 +n), Ni= (-8 +n)

and have the property that N;(g;) = ¢;; where ¢;; is Kronecker delta and the ¢;’s are the
four corners of Qg starting at (—1, —1) and going counter clockwise. Hence, p.(q;) = p5.
If the surface is moving through space, the parametrizations ¢. = ¢.(t) depend on time
and this means that p§ = p§(¢) vary with time.
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Definition 2 (Nodes of the surface). Let us fix a global ordering of the n vertices of
S. We will call them the nodes of the surface: Nodes(S) = [p1,...,pn]|, where p; =
(wi,9i,2;) € R3. Then, we can construct the vector of positions of the textile for any
time t > O:

p(t) == (x(1),y(t), 2(t))"
e Oy () yn (D) 21(1), - 2 ()T € R

Definition 3 (Indicator functions). We can define global (but non-smooth) indicator
functions N; : U.Qe — R such that N;(p;) = 0;; as follows: given any element Q. > p;
we define V|, = Ny where Ny (o2 (p;)) = 1. Thus, if p = ¢(t) € S, is any point of the
moving surface, it can be written as

p(t) = Zpi(t) - Ni(p), ()

and therefore dep(t) = D1 | pi(t)0eN; and dyp(t) = D1 pi(t)0,N;.

Remark 4.1. Usually with FEM methodologies one parametrizes a region R C R?
where the values of a function ¢ are searched; however we parametrize each quadrilateral
Q. C S independently. Therefore, with this approach S can have any given topology.
Also, since ¢¢(0,0) = %Z?:l pS, the mean of the nodes of each quadrilateral belongs
to the element (even though the quadrilaterals are not flat, they are bi-linear), so when
rendering we can get higher resolution by adding the middle point.

5. Constraint function enforcing inextensibility
We will construct a smooth and easy-to-evaluate constraint function
C : Nodes(S;) ~ R3" — R™ (6)

such that it is identically zero when all the n. conditions ensuring inextensibility are
satisfied. This function must depend only on the position vector of the nodes ¢(t), and
on nothing else. As an example, in the case of the isometric motion of a curve, we will
preserve the lengths of all its edges, so for each edge k we add the constraint:

Cr((t) = [Ipry (8) = pra (D)l — I3, (7)

where py, , Pk, are the two endpoints of edge k and [, > 0 is the length of the edge at
rest. We will apply these constraints to the boundary curves of our cloth S.

5.1. Weighted Galerkin residual method

On the other hand, we now explain how to discretize Equation for constraining
interior nodes. Substituting Equation in the left hand side of the first equation of

we get:
n

(e, pe) (t) = Z (pi(t), pj(t)) - OeNiOeN.
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The only problem with the previous equation is that it cannot be evaluated at the
nodes because the derivative of the indicator functions is not defined there. Nevertheless,
if we write:

(P pe)(t) = > Ealt) - M,
=1

where E)(t) are the values of the first coefficient of the metric at the nodes, and then
multiply by any indicator function N} and integrate over the surface, we obtain:

> Al [ NNiaA = 3 0.0 - [ NedeNdeAGaA (3)

i,j=1

and therefore the coeflicients E;(t) can be found by pre-multiplying the right hand side
of by the inverse of the mass matriz

My = [ N 9)
UeQe

In practical implementations the mass matrix M is substituted by a diagonal matrix
called the lumped mass matriz My, defined as

(Mp)ii = ZM” (10)

We can imagine this process as collapsing all the mass of the surface to the nodes
[24]. This is very convenient because it allows to compute the inverse of the mass matrix
as the multiplication by the reciprocals of the constants my := (M, ).

Figure 5: In order to have an isometry between the times tp and ty, we impose the preservation
of the first fundamental form at the central node 5, we constraint the length of the boundary edges
12,23,...,74,41 and we enforce Fy(to) = Fy(tf) at the corners k € {1,3,7,9}.

Therefore
1 n
Bu(t) = o 30 0it).p0) - [ NONDeNsaA. (11)
ij=1
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Naturally, similar equations are obtained when discretizing (¢, ¢,)(t) and (pe, ¢n) (1)

Gk(t):mikzpz p] /Nk@Né)NdA

7,'] 1
Fk(t) = mik Z pz Pg /Nkag./\/a NdA
i,j=1

In summary, to impose constraints (2]), for every interior node k and t > 0, we enforce
Ek(t) = Ek(O), Fk(t) = Fk(O), Gk(t) = Gk(O) (see Figure .

Algorithm 1 Computation of Tg,Tr, T

1: m < #nodes of each element > (m = & (triangles) or m = 4 (quads))

2: for element (), do

3: Pe 1= Z?Zl PN > (parametrization of )

4 I + Index(Q,) > (node’s indices of Q. e.g. [4,48,50,13])

5 for Gauss point z; and weight w; do

6: By pe(@1) - pe(a1);

T: Fy < pe(ar) - on(@1);

8 Gi < () - on(@1);

9: dAlF\/‘El'Gl—F?l'wl;

10: for k,i,j=1,...,m do

11: t?j‘—l- = Ni(z) - 85Ni($l) . 65Nj($g) -dAy;

12: 4 = INp(ay) - [0eNi (1) - 9y N (1) + 0y Ni(a1) - 9 N (1)) - d Ay

13: 7+ = Ny (1) - Oy Ny (a7) - Oy Ny () - dAy;

14: end for

15: end for

16: for k,z,] 1,...,m do > (global assembly of the tensors)
kij

17: TR G )4 m}(k)tEJ;

18: T;)I()()+:#®tlﬁj;

1o Tgk)l(i)l(j)+ _ m11(k)tlgj;

20: end for

21: end for

5.2. Efficient computation of the coefficients of the metric

We now discuss how to compute the right hand side of . Let Int(S) denote the
interior (non-boundary) nodes of S. We can define three time independent 3-tensors that
will allow us to compute the 3 coefficients of the metric of S. First we have Tg:

1

TEG — NiOeNiOeN;dA,
ME Ju.Q. ' '
where k € Int(S) and 4,j € Nodes(S). Similarly, T¢ is
Iy 1
TEG — N0y N; 0N A,

mg Ju.Q,
1



and lastly Tr, where k € Int(S) U Corners(SS), is

T}’«iij = 51 /U Q Ni(OeNiOpNjj + 0y N;0eN;j)dA.

ka

For a pseudo-algorithm for the computation of the 3 tensors, see Algorithm [T}

Remark 5.1 (Symmetry of Tx). This choice of the Tz tensor is so that it is symmetric
(as the other two tensors) in the i, j indexes and hence computing the Jacobian of C will
be simpler.

Remark 5.2 (Treatment of corners). On the other hand, in the presence of corners
special care must be taken in order to avoid shearing at those points; that is why we
include the corner’s indices in the definition of Tr (see Figure [5)).

5.8. Constraints evaluation

This way, evaluating all the n. constraints simultaneously reduces to computing the
dot product matrix P(t) € R™*" defined by P;;(t) = (pi(t),p;(t)) and then doing a
tensor product (see Equation :

Cle(t) =Terc @P(t) — Cy (12)

where we have grouped the previous tensors in just one Tg re = [Tg;Tr;Tq] €
R™exmx™ and of course Cy = Tg re ® P(0). With this definition, computing the
Jacobian matrix VC € R"*3" is very easy (because the tensors are symmetric in the
last two indexes):

VC(p(t) =2- [TE,F,G ® x(t), Terc® y(t), Tegrc® z(t)], (13)
recall that ¢(t) = (x(t),y(t),z(t))T € R3".

5.4. Practical implementation

We now list some considerations to take into account in a practical implementation
of our method:

- As mentioned before, the constraints are added to C to impose that every edge of
all boundary curves are preserved. Also, we remark again that the tensor constraints are
only applied for interior nodes, except in the presence of corners, where we include their
indices in the definition of Tz in order to avoid shearing there.

- The tensor Tg ¢ needs to be computed only once at the beginning of the simulation
because it is time independent. All the integrals involved are evaluated exactly using
standard Gaussian quadratures (see [24] for details) as shown in Algorithm [1}

- In order to be efficient we first calculate the Jacobian (according to Equation and
then put C(p) = 3VC(¢p) - ¢ — Co, so the matrix P(t) is actually never computed.

- The tensor Ty, r ¢ is highly sparse due to the fact that most products of the 3 indicator
functions (Equation are zero. Nevertheless, it is not difficult to see that it has of the
order of ~ 150n non-zero elements.
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6. Equations of motion of the cloth

Finally we can write down the Lagrangian (kinetic minus potential energies) of our
discretized surface:

L(p(t), ¢(1) = La(t)T - M- @(t) — pgT - M - (1)

— 5T K- p(t) = X7 Cp(1)),

R )

where

1. p > 01is the density of the cloth (assuming homogeneous mass), M is the augmented
mass matrix and g = (0,...,0[0,...,0|g,...,g)T where g = 9.8m/s? is gravity,

2. the stiffness matrix (we are using the isometric bending model described in [39]) is
K = LTML where L is an approximation of the point-wise Laplacian and x > 0 is
a bending constant,

3. and finally A(t) are the Lagrange multipliers ensuring inextensibility (at the interior
nodes and boundaries) and other possible positional constraints (e.g. the corners
of the textiles to be manipulated) included.

Thus, we get as Euler-Lagrange equations [40] the following ODE system:
C(p) =0

where f, = —pMg is the force of gravity and we have added Rayleigh damping: D =

aM + BK, where o and 3 are positive parameters [41].

Notice how our inextensibility assumption reduces greatly the number of physical
parameters of the model (we do not have shearing or stretching parameters and their
respective dampings). Nevertheless, cloth dynamics can be very complicated and there is
one important factor we are not accounting for in the previous equations: air resistance.
Although there exist some simplified models [2], aerodynamic forces of a deformable
object (i.e. cloth) submerged in a fluid (i.e. air) are difficult to model (see [42] and [43]),
especially near the boundaries of cloth, because turbulences appear and the nonrigid
response of cloth to such turbulences is way more unpredictable than that of a rigid,
even vibrating, body (see [3]).

6.1. Modeling of aerodynamics through virtual mass

The equivalence principle states that for any object its inertial mass is equal to its
gravitational mass, it means that an object in vacuum of inertial mass m would fall freely
under the action of a force of magnitude mg, where g is gravity. Nevertheless, experiments
show that in the presence of air the free falling velocities depend on the (shape of the)
object at hand. In our experiments we have found that aerodynamic effects can be
modeled without explicitly including them by allowing inertial and gravitational masses
to be different. Although this is not true in the physical world, the consideration of the
two masses as virtual in our model allows us to account for all aerodynamic contributions
to cloth dynamics (drag, lift, turbulences at the boundaries) with great accuracy. Hence,
we put f5 = —JMg, setting & as a new parameter to be fitted. In Table [I] we summarize
the meaning of all the parameters of our model.
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Parameter Meaning
p Density (inertial mass)
) Virtual (gravitational) mass
K Bending /stiffness
@ Damping of slow oscillations
I6] Damping of fast oscillations

Table 1: Physical parameters of the model and their meaning.

7. Discretization of the equations of motion

As usual, we approximate ¢(t) and ¢(t) with {¢° ¢',...} and {¢", @', ...}, where
@™ and @" are the position and velocities of the nodes of the mesh at time ¢,, = n-dt and
dt > 0 is the size of the time step. Using an implicit Euler scheme to integrate Equations

we obtain:

(15)

P = T - MTIVC () TA
Cle"™) =0,

where of ! is the unconstrained step (which depends on ™ and ¢™). Note that at time

t, =n - dt the only unknown in previous equations is @™t (and A"™).

7.1. Fast projection algorithm

Finding ™! can be done solving the following constrained optimization problem:
mingn (@™ —@pTHT M- (@ — ) (16)
st.  C(e"t) =0,

because Equations are the critical (stationary) points of the optimization prob-
lem. This is a quadratic program with quadratic constraints which can be solved with
Newton’s method. Nevertheless, in order to make it computationally tractable in front
of difficulties such as indefinite system matrices, it is approximated by a sequence of
quadratic programs with linear constraints. Write ¢, = ¢, + Ag; ; and make the
approximation C(¢;,1) = C(p; +Ap; 1) =~ C(p;)+VC(p;)Ap,, 1, then the sequence
is:

minag,,, Aply - M-Ap;y,

s.t. Cp;) +VC(p;) - Ap; 1 =0,

the initial point being ¢, = ¢y . This is called the fast projection algorithm [5]. Each
of these quadratic programs can be reduced to solving a linear system and we iterate
until the constraints are satisfied to a given relative tolerance (usually 0.1%). We have
found this algorithm very stable and fast enough (since we are simulating mainly coarse
meshes) for our purposes.

7.2. Contact and collisions with an obstacle

For its application in the real world, we need to include into our model collisions of
the cloth with a fixed object (e.g. a table). We will assume this obstacle is given by
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an implicit equation H(¢p) = 0 with a well defined outwards normal VH(y) (almost
everywhere). We can model collisions by including new (non-smooth) forces in every
iteration of the fast projection algorithm described earlier. Signorini’s contact model
then reads (see [44] and [45]):

C(e)

M@ = F(p,p) — VC()TA+ VH(p)T,
@) =0, (17)
H(p) >0,

0
0, >0, ~7-H(p)=0,

where we have grouped in the force term F(¢, ¢) damping, gravity, etc. Now the system
is non-smooth, that is why we need to use a first-order scheme [44]. To integrate it
numerically, we put again ¢, = ¢;+Aep,,; where the initial point is the unconstrained
step ¢, = gogH given by an implicit Euler scheme. Also, we write:

H(p; 1) =H(p; + Ap; 1) ~H(p;) + VH(p;)Ap; 4,

and then solve iteratively the following sequence of quadratic programs with linear equal-
ity and inequality constraints:

minae, %AcpJT»H M- Ap;y,
Clep;) + VC(p;)Ap;,, =0,
H(p;) + VH(¢;)Ap; i, > 0.

Remark 7.1. Note that the critical points (compare to (I7)) of the previous quadratic
problems are:

M- A = =VC(p;)TAN 11 + VH(p;)TAY; 4,
C(‘Pj) + VC(SDJ‘)ASOJ‘H =0,

H(p;) + VH(p;)Ap; 1, >0,

Ay 20, Ayl - [H(p;) + VH(p;)Ap; ] = 0.

8. Evaluation and results

8.1. Locking test

With this experiment we intend to show the locking-free nature of our model, and
its stability with respect to mesh topology. We fix three corners of a flat sheet of cloth
(with added random noise of standard deviation 3mm) of 1m by 1m, and let the fourth
corner fall freely. We use four different meshings of the cloth: two with triangles and two
with quadrilaterals (see Figure @, but we keep the physical parameters fixed.

The visual results of the experiment can be seen in Figure [7] The four textiles fold
diagonally without any locking artifact.

In Table 2] we compute the euclidean distance of the bottom corner of every textile
with respect to each other. Note how, doubling the number of nodes, or changing from
irregular triangles to regular quadrilaterals, does not alter the result within a margin of
error of a few centimeters (recall that the sheets are Imx1m).
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Figure 6: Different meshes used for the locking test. The triangular meshes (left) are irregular whereas
the quadrilateral ones (right) are uniform.

e

—0.03,+0.04, —0.42) —0.05,+0.05, —0.43) —0.06,+0.05, —0.42) —0.03,+0.03, —0.43)

Figure 7: Four different meshes used for the experiment: the red ones are made of triangles and the
blue ones of quadrilaterals. From left to right the number of nodes is: 472, 941, 529, 900. On the bottom
of each cloth, we display the euclidean position of the free corner.

Nodes / Element [ 472 / A [ 941 /A [ 529 /0 ]900 /0 |

472 | A 0 2.45cm | 3.16 cm | 1.41 cm
941 / A - 0 1.41 cm | 2.83 cm
529 /O - - 0 3.74 cm
900 / O - - - 0

Table 2: Distances (cm) between the bottom corner of the cloths (of dimensions 1mx1m).
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8.2. Cusick’s test

In this section we explain how to simulate Cusick’s test [14] using our simulator. This
subsection will demonstrate the stability of our model under refinements of the mesh.
Cusick’s test consists in letting a circular cloth of radius 15cm drape on top of an also
circular table of radius 9cm (see Figure [§]) with their centers aligned.

Figure 8: Photo of a circular cloth draping on top of a circular table. Image taken from [46].

Then, one computes the area of the plane projection of the draped cloth C' and divides
it by the area of the flat ring A of width 6cm (see Figure [9)).

\ 4

A4

30 cm < 30 cm

Figure 9: After the cloth has draped on top of the table, the drape coefficient is calculated as the ratio
between the area of the plane projection of the cloth C, divided by the area of the flat ring A of width
6cm. Image adapted from [46].

This is called the drape coefficient of the cloth:

DC % = 100 x % (18)
It is known that this coefficient depends heavily on the stiffness of the cloth [I4]. This can
be understood intuitively: a completely rigid sheet of metal would not bend and would
have DC equal to 100%, whereas a really light material (e.g. silk) has a DC pretty close
to 0. The measurement of this coefficient is not trivial: it usually requires a dedicated
machine (Cusick’s Drape Tester [I7]); and variation of the measured coefficient for the
same cloth is common, so several specimens of the same textile have to be employed and
then their DC’s averaged [46].
Naturally, this has caused the creation of alternative simulation methods (e.g. [47]).
In order to simulate Cusick’s test with our model, we quadrangulate the ring A of Figure
|§|, we fix in space its inner boundary nodes and let gravity act (see Figure . In
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Figure 10: Simulation of Cusick’s test with the inextensible model and a mesh of 768 nodes. From
left to right we vary the stiffness of the cloth and get respectively DCs of 26.1%,54.9%, 77.2%. They
correspond to peach-skin polyester (low stiffness), imitation wool (medium) and tussore cotton (high).

order to study the dependency of the DC with respect to mesh resolution, in Figure
we plot the DC for three stiffness values k (low: kg, medium: 5k¢ and high: 10ko;
where k9 = 0.005) and 24 different meshes of the ring A ranging from 250 nodes to
1300. The three mean values for the computed DCs are 23.2%, 52.4%, 77.3% and they
approximately correspond to peach-skin polyester (low stiffness), imitation wool (medium
stiffness) and tussore cotton (high stiffness) (see the Appendix of [46]: IDs: 38,37,22).
The figure shows that the computation of the DC with our model is very stable (especially
from 700 nodes on), and hence the model has a robust behavior with respect to mesh
resolution. As we already said, this is very relevant for robotic applications, where the
use of coarse meshes becomes a necessity because of performance constraints.

100 T T T T T T |
Low stiffness
90 F Medium stiffness
High stiffness

Drape coefficient (%)

300 400 500 600 700 800 900 1000 1100 1200 1300

Number of nodes

Figure 11: Computation of the drape coefficient for 3 stiffness values (low, medium and high) and 24
different meshes of cloth from 250 to 1300 nodes. The three mean values for the computed DCs are
23.2%, 52.4%, 77.3%.
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8.3. Tank-top simulation

With this experiment we aim to show the ability of our model to simulate complex
topologies (e.g. a tank-top shirt, see Figure and the Supplementary Video 1) and
study different area errors. We track the variation of area of the garments through time.
We think area is a good measure since it is a physical property of cloth and not a mesh-
dependent metric (e.g. stretching of the edges of the elements). We compute the area of
each element of the discretized cloth using its local parametrization @

Avrea error (%)

Figure 12: Simulation with the inextensible model of the shaking of a triangulated tank-top. At each
time instant (¢ = 1.1s, 1.75s, 2.5s, 3.5s) we plot the area error with sign of each individual triangle.

We use three area errors:

1. Total area error: A() — Ay|
— 4o
_ 01 19
AO ) ( )
where Ay is the total area of the garment at time ¢ = 0 and A(t) is its area at time
t>0.
2. Mean element error:

€t (t) =

6m(t) = i |a'e (t) e_(O(;'e(OH (20)

)
n a
€ €

where a.(t) is the area of element €, at time ¢ > 0.

3. Dispersion:
00 = et 2 v, (O, o

We simulate the shaking with a hanger of a meshed tank-top with 1676 triangles (see
Figure during 4.5s. There, we also plot the area error with sign of each individual
triangle for each time instant:

e(t) = M. (22)

a.(0)
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It is interesting to notice the concentration of error near the boundaries of the cloth
and at the points where the tank-top makes contact with the moving cylinder. Neverthe-
less, note that when a triangle is stretched (color yellow), next to it appears a triangle
that contracts (color blue). This makes the total area error to be very small (see Figure
13). Finally in Figure we plot the three area errors , and . The total area
error is very low during all the simulation, almost zero. The mean area error is higher,
but still very low (it peaks around ¢ = 1.75s, the second frame in Figure , keeping
itself around 1%. The dispersion error on the other hand, tells us that if the distribution
of the errors were normal, the error of 95% of the mesh triangles would be under 7%
during all the simulation.

Shaking window
7k Total cloth

i Mean triangles
Dispersion triangles

(o]
T

(6]
T

Area errors (%)
S
T

w
T

ol
0 0.5 1 1.5 2 2.5 3 3.5 4 4.5
Time (seconds)

Figure 13: Plot of the time-dependent errors: total area (19)), mean element (20)) and dispersion (21)).
Note how the errors increase during the complex parts of the simulation (from ¢t = 0.5s to ¢ = 3s) and
decrease afterwards.

9. Experimental validation

9.1. Camera data

Comparison with reality is performed by recording in the laboratory the motion of
a piece of cloth when subjected to exactly the same movements of the robotic arm
controlling it as specified in the simulations with our model. The real motion is captured
by a depth camera Kinect XB360-607 (see Figure . The garment is a rectangular
piece of cloth, with its two upper corners fixed to a rigid hanger, which is affixed itself
to a robotic arm Barrett WAM. To keep the garment completely in view of the camera,
the robot moves it along the depth axis of the camera (axis « in our reference) following
a curve of equation:

(x(t), y(t), 2(t)) = (Acos(2m ft) + ¢, 40, 20)- (23)
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The two corners of the garment fixed to the robot arm follow the same oscillation, with
different but constant values y1, yo instead of yq.

Figure 14: Point-cloud obtained using a depth camera (bottom) and RGB image (top). Note that the
camera only gets the depth of the objects visible to it, all the rest (e.g. the robot behind the cloth) is
occluded.

Two motions are recorded: the slow one has A = 0.15m and f = 0.3Hz, while the
fast one has A = 0.075m and f = 0.6Hz. Surrounding objects are filtered using planes
for each recorded frame, and outlying points are detected on the basis of distance and
removed. Only garments with a homogeneous color are tested, so we can remove further
noise through use of a color filter. After the point cloud has been thus filtered, it is
meshed using the algorithm described in [48] (see Figure [I5). The model that we are
validating is continuous, producing simulations that are very stable under remeshing.
Because of this, it suffices to select as a baseline for all the experiments a coarse 9 x 9
mesh.
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Figure 15: Quadrilateral meshing (left) of one of the frames of the filtered and de-noised point-cloud
(right). Each quadrilateral is divided into triangles for plotting purposes.

The robotic arm follows the oscillation of Equation for 10 seconds. The cam-
era starts recording 1 second before the start, and finishes 3 seconds after the end of
the robotic motion, for a total of 14 seconds of recorded garment motion. The origi-
nal recording has its frames at irregular time steps. We replace them through linear
interpolation to obtain the meshed cloth’s position each dt = 0.01 seconds.

9.2. Parameter fitting

We will be adjusting only 2 parameters: the damping parameter « and the (virtual)
gravitational mass §. The other parameters in Table [I] are set to 0 except for p = 1,
since these two parameters are the most relevant for the motions performed in this
experimental validation (see [49]). In Section we explained how to obtain a sequence
of positions of the nodes of the real cloth {¢?, ¢',...,¢™}. If we integrate numerically
Equation using the same trajectories for the two upper corners, we get a
sequence {@%(d, ), p!(J, ), ..., @™ (5, a)} (where p° = ¢") for each value of the two
parameters. Hence, a natural metric is:

5]
L(s,0) =) [l¢'(8,0) — ¢'[Rs. (24)

i=1

|3

where ||+||u is the L? norm with respect to the matrix M (i.e. ||x||3; = xT-M-x), and
we only use the first half (7 seconds) of the recorded frames to perform the fitting. We
call this the training window. Finally, we minimize L using a derivative-free algorithm
(the Nelder-Mead Simplex Method) and find the optimal values of 0, . The resulting
parameters are shown in Table [3] We will analyze the evolution of the time-dependent
absolute error:

ei(0,0) = \/llg*(3,0) — &'l 3. (25)
In the last two columns of Table [3| we show the average values of e; over the testing

window (i.e. the last 7 seconds of the motion). Moreover, we use two times the standard
deviation of the error at each node j as a dispersion measure:
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” Material 5slow 5fast Uslow Qfast €slow éfast ”

Paper 0.32 037 1.40 249 0.45cm 041 cm
Cotton 0.52 0.52 129 2,69 04lcm 0.31cm

Felt 0.46 061 1.05 265 0.39cm 0.30 cm
Wool 0.47 050 119 252 037cm 0.34 cm

Table 3: Estimated parameters and mean absolute errors (cm).

di (6, a) = ei(d, Ot) + 2\/VarjeN0des(5) (| |(p; (5, a) — ¢;||R3) . (26)

9.3. Sensitivity analysis

In order to show how robust our model is when away from the optimal values found
in Table [3| we perform a sensitivity analysis. We carry out 100 different simulations with
different values of the parameters a > 0 and § > 0 (with an upper limit of two times
their optimal value), and compute the mean of the absolute error on the testing
window formed by the last 7 seconds of the movement. The results for the fast motion
of paper (see Figure [2)) are shown in Figure

Mean error (cm)

164 151 14

1.57 142

1.45 1.26

1.2 1

0.05 0.13 0.21 0.29 0.37 049 0.62 0.75 0.87 1
Deltas

Figure 16: Mean of the absolute error (25| for the fast motion of paper using different values of the
parameters of the model (damping « and virtual mass §). In red we highlight the error with the optimal
value of the parameters.
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First of all, note that for the discrete set of values considered, the optimal values found
are in fact a global minimum. It is interesting to note that the model is very robust with
respect to the virtual mass d, and in fact even when 6 = 1 (no aerodynamics), there is a
value of a = 2.99 that gives a very low overall error (0.61 cm). Other interesting limit
cases are @« = 0 (no damping) and a = 5 (over-damped), but they give higher errors.
Nevertheless, we do not consider § = 0 (no gravity), since it is very unrealistic, and that
is confirmed in the picture since the largest errors occur around § = 0.05.
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Figure 17: Comparison at 4 time instants of the fast motion of light cotton (right) versus its simulation
with the inextensible model (left) with 6 = 0.52 and a = 2.69. The mean absolute error is 0.31 cm.

9.4. Comparison with other models

We compare our method with three other models for the fast motion of cotton (see
Figure|17). We study the evolution in time of the absolute error and the dispersion
error the curves are shown in Figure Moreover, we look at 4 different metrics:
the mean of the absolute error , the maximum of the dispersion error , the total
simulation time (in seconds) and, when applicable, the mean number of iterations per
step of the fast projection algorithm described in Section In Table [ we display
the metrics, the first two only computed over the last 7 seconds of the movement. The
models considered are:

1. Quasi-inextensible model [5]: this is a discrete model in which stretching is not al-
lowed because all the edges of the quadrangulated cloth are constrained to maintain
their length, and only shearing is permitted by using non-stiff diagonal springs.

2. Continuum-elastic model [23]: this is a very popular elastic continuous model.
Stretching and shearing are both permitted by using elastic energies instead of
constraints.

3. Mass-spring system e.g. [26] and [27]: this is arguably the most widespread cloth
model, used by popular animation and robotics software such as Blender [50] and
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MuJoCo [51]. Stretching and shearing are both allowed by using springs to connect
the nodes of the cloth. There are no constraints.

We fit the relevant parameters of each of the models (shearing, stretching, damping,
etc.) using the same framework applied to find the optimal parameters of our model
(Section . All comparisons are performed using a Intel Core i7-8700K with 12 cores
of 3.70 GHz.

Inextensible
10 Quasi-inextensible
Continuum-elastic
9r Mass-springs
8 L
7 |
6 =

Error (cm)
(&)}

Time (seconds)

Figure 18: Comparison of the fast motion of light cotton between the inextensible and the other 3
models’ errors (bottom curves) and dispersions (top curves), with respect to the recorded motion (using
a 9 x 9 meshing). The mean absolute error for the inextensible model is 0.31cm.

The first thing to remark is that the inextensible model has overall the lowest mean
absolute error, being 3 times smaller than the quasi-inextensible one, and almost 10 times
smaller than the elastic models (see Table @) This supports the idea that inextensibility
is a very realistic assumption. Moreover the dispersion curves in Figure [18] tell us even
more: in the second half of the motion there are nodes that have absolute errors over 7cm
with the other models, whereas with ours, they are at most 2cm apart from the recorded
motion. On the other hand, the two elastic models have the smallest simulation times,
and this is easily explainable by the fact that they do not have constraints and hence the
numerical integration is simpler. Nevertheless, our model simulates 14 seconds of real
time in only 2.10, which implies that we get a speed up of seven times with respect to
real time. Finally, the inextensible model requires less iterations of the fast projection
algorithm than the quasi-inextensible one, but each iteration is more expensive, so in the
end they have similar total simulation times.
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Model e max(d) | Total time | Iterations
Inextensible 0.31 cm | 2.02 cm 2.10 sec 1.60
Quasi-inextensible | 0.95 cm | 8.35 cm 2.20 sec 4.51
Continuum-elastic | 2.46 cm | 7.87 cm 1.16 sec -
Mass-springs 3.03 cm | 9.07 cm 1.30 sec -

Table 4: Comparison of the 4 models. The first column is the mean of the absolute error (25) of the
simulated cloth with respect to the recorded motion.

9.5. Discussion of the results

As shown in Figure the error for all four textiles and both motions are very
low (its mean is under 5mm, see Table [3)). For a visual comparison of the results, see
Figures and the Supplementary Video 2. A phenomenon that is noticeable is
the concentration of error (clearly seen in the dispersion curves) at the beginning of the
movement; likely due to the fact that air turbulences are more complicated at this stage.
In regards to the parameter values, we note their discrepancy when comparing the fast
and the slow motions (using the same textile), showing that they actually account for
the aerodynamics of the motion. While this approach is not standard, note that using
only 2 parameters we are able to predict cloth dynamics accurately.

It is relevant to emphasize that these results are obtained using a 9 x 9 mesh (with
which our simulations are 7 times faster than real time) for a piece of cloth of size A3
(29.7 x 42cm). Keeping the obtained optimal parameters, we also computed the error
for other three mesh resolutions 9 x 17, 17 x 9 and 17 x 17, getting respectively 0.37,
0.34 and 0.35cm as the mean of the absolute error for the fast motion of light cotton
(see Figure with the 9 x 9 mesh the error is 0.31cm). This shows again (see Section
the robustness of the model with respect to mesh resolution.

S
TG
2GR0
KDV
WSy
XD
'14’10(;'4')'4 ’#/4
X
500

LK

I
X

R

Az

Figure 20: Comparison at 4 time instants of the slow motion of wool (right) versus its simulation with
the inextensible model (left) with § = 0.47 and « = 1.19. The mean absolute error is 0.37 cm.
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Figure 19: Absolute error (bottom curves) and dispersion (top curves) of the position of the simulated
textile vs. the real motion for the slow movement (top) and the fast one (bottom) using the inextensible
model.
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In the application of our model for control of robotic manipulation purposes, it may
be necessary to simulate the motion of the garment prior to any possibility of calibration
of its two relevant parameters. In such case, estimates of these parameters should be
made from a prior study of the model and the involved fabric. This topic will be the
subject of future work, but we have found that a simple, interim solution is already
accurate to within our desired error bounds: as a prediction of motion regardless of cloth
speed one may take as estimate of each parameter the arithmetic average of the values of
its calibrations found in Table [3| for a comparable fabric. Performing the simulations of
both the slow and fast motions for light cotton using these a priori estimates instead of
calibration yielded 0.51cm and 0.59cm respectively as the mean of error (compared
to 0.4lcm and 0.3lcm with the optimal parameters). This is in agreement with the
stability of the model with respect to its parameters shown in the sensitivity analysis
previously performed.

10. Conclusions and Further work

In this work we have presented a continuous model for the simulation of inextensible
textiles. Continuity is important because it guarantees that the model is very stable under
different resolutions, allowing coarse meshes to be used (e.g. in robotic applications)
soundly. On the other hand, inextensibility as implemented here permits the conservation
of area within an error of less than 1% without exhibiting locking. We have also illustrated
a framework for the empirical validation of this model. The results are accurate: even
with a coarse 9 x 9 mesh the mean error stays under 5mm for different textiles and both
fast and slow motions. Besides, the calibration depends only on two physical parameters.
In a novel, and remarkably simple way, those two parameters take into account even the
aerodynamic perturbations to motion, which for cloth are harder to model than for rigid,
even vibrating, bodies.

These properties make our model ideal for planning and control of cloth manipula-
tion by robots. The authors intend to experiment further with varied types of cloth,
fabrics, and motion, to learn about the meaning of the model parameters a,§ and their
relation to known factors that govern cloth behavior (such as the KES parameters) and
aerodynamics (permeability, velocity of motion, geometry). This study should allow the
use of the model as a simulator replacing the calibration of the parameters with an a
priori forecast of their value at a very modest cost in terms of accuracy. We have already
shown that with a crude forecast of their value our model already matches real motion
within a lem error margin.

Currently we are working on the modeling of friction and self-collisions specifically
tailored to the simulation of inextensible cloth. Moreover, another direction to work on
is the empirical validation of our model with more complex garments, such as a shirt,
and movements (e.g. rotations). This irremediably involves occlusions. When parts of
the cloth are not visible some of the time, we need to apply an identification scheme to
our laboratory recordings to identify with accuracy these regions when they appear once
again in the limelight. This reidentification scheme, which must have an error smaller
than that of our model (i.e. in the mm range), is still under development.
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